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Abstract. We develop L; -norm model assuming that is always feasible and bounded for ranking extreme
efficient decision making units (DMUs) in stochastic data envelopment analysis (DEA). And also, we present a
deterministic equivalent of stochastic model. It is shown that this deterministic model can be convert to a quadratic
program. Finally, the proposed model has been implemented for ranking efficient units of 30 universities in IRAN

that we intend to evaluate the universities from educational evaluation.
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1 Introduction

In order to incorporate stochastic input and output variations into the DEA analysis Segupta
(1982) generalized the CCR ratio model by defining measure of the relative efficiency of a DMU
as the maximum of the sum of the expected ratio of weighted outputs to weighted inputs and a
reliability function subject to several chance constraints. Cooper et al. (1996), incorporated the
satisfying concepts of Simon into DEA and developed the satisfying DEA model. More recently,
stochastic input and output variations into DEA have been studied by Asgharian et al. (2010);
Khodabakhshi (2009) and Khodabakhshi & Asgharian (2009).

Ranking of efficient DMUs is very important question and many DEA researchers and prac-
titioners have studied about it. Anderson & Peterson (1993) were first addressed this question
in their seminal paper where they introduced super-efficiency models to rank efficient decision
making units. Aboud & Nachaoui (2020) are considered the equilibrium problem associated to
semiconductor. This is the case where no tension is applied on the contacts of the device. The
problem is discretized using finite difference Methods. In order to solve the resulting discrete
problem, a single rank quasi Newton method is introduced to make the solution of the origi-
nal nonlinear problem easier. We compared this method with other classical methods. Also,
Jahanshahloo et al. (2004) introduced L;-norm model for ranking of efficient DMUs.

In this paper, we will extend Stochastic Li-norm model, allowing deterministic inputs and
outputs to be stochastic. Then, we obtain a deterministic equivalent to our stochastic model
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and show this deterministic equivalent can be transformed to a quadratic programming model.

2 Background

We consider n homogeneous DMUs { DMUj|j=1,... n} each having m inputs denoted by z; €
R™(j = 1,...,n) and s outputs denoted by y; € R*(j=1,...,n). We assume that z; and
y; are non-negative deterministic elements. The production possibility set (PPS) is defined as
follows

Assume that DMUj is one of the extreme efficient DMUs. By omitting DMUj from T, we define
the production possibility set T, as

n n
T) =< () |(@y) D> Nzi<z, >, Nyi>y A=0=1...,n
J=1,370 j=1,j#0

L1 —norm model is one of the important models for ranking of efficient DMUs. This model was
introduced in Anderson & Peterson (1993). It is used to rank DM Uy in below

m

S
min .2 (X,Y) :Z]mz —$i0|+Z|yT_yr0‘a (1)
r=1

i=1
s.t.

n
Z Aj xij < @,

J=1

J#0

n

Z AjYri = Yr

j=1

j#0
xlzo 77/:17' , 1,
yTZO ’T:]'""’S7
Aj >0 =1 ...,n.

It was proved that model (1) was converted to a linear program (Jahanshahloo et al., 2004) as:
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Ti 2 X,

where A = =" Tio + Y oy Yro-
Theorem 1: Model (2) is always feasible and bounded.
Proof: Refer to Jahanshahloo et al. (2004).

3 Stochastic L;-norm

We are going to develop the Lj-norm model (Jahanshahloo et al., 2004) in stochastic data
envelopment analysis to rank extreme efficient DMUs. Following Cooper et al. (2004), let z; =
(Z1j, s Tmj), Yj = (Y15, ..., Ysj) be random input and output related to DMU;(j =1,...,n). Let
also T; = (T1j, -+, Tmyj), Yj = (U155 Ys;) show the corresponding vectors of expected values
of inputs and outputs for DMU;. Suppose that all input and output components are jointly
normally distributed in the following chance constrained version of the stochastic model (2)

with inequality constraints
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=1 r=1
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where « is a predetermined value between 0 and 1, represents the probability measure.

corresponding stochastic version of model (3), including slack variables is as follows
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4 Deterministic equivalent

In this section, we exploit the normality assumption to introduce deterministic equivalent to the
model (4), that is:

min RCO(Xa Y) = E(Z fl) - E(Z yr) + A4, (5)
=1 r=1
s.t.
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where ¢ is the cumulative distribution function of standard normal random variable and ¢! is

its inverse, we assume that 7;; and ;; are the means of the input and output variables, which
can be estimated by the observed values of the inputs and outputs using the aforementioned
property of normal distribution, one can show that

n
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5 Application

Consider 30 universities in IRAN and assume that we intend to evaluate the universities from
educational evaluation. For education evaluation, for each university consider three inputs:
university score, number of faculty members, and number of students, and two outputs: income
and number of students ready to defend their theses. all input and output data have stochastic
values with normal distribution so the average an variance of them are shown in Tablel as
(average,variance). The efficiencies of all DMUs have been computed by using the stochastic-
BCC model, then for ranking efficient DMUSs have been used the stochastic Li-norm model.
The results are provided in Tablel.

6 Conclusion

Stochastic models may be better suited for DEA when there is uncertainty associated with
the inputs and/or outputs of DMUs or when an analyst may be wondering how much change
can be incurred in the ranking of DMUs if sum of the inputs and/or outputs change. In this
paper, we have developed Stochastic Li-norm model for ranking extreme efficient DMUs in
stochastic data envelopment analysis. And We have obtained the deterministic equivalent for
the stochastic version. Finally, the proposed model has been implemented for ranking efficient
units of 30 universities in IRAN that we intend to evaluate the universities from educational
evaluation. Applying the proposed approach in different norms, practically, would be interesting
for further research.
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